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1 Fundamentals of Multirate Signal Processing

e Upsampling: The operation of “upsampling” by factor L € N describes the insertion of
L—1 zeros between every sample of the input signal. This is denoted by “7 L” in block
diagrams, as below.

a[m] —— TL ——y[n]

Formally, upsampling can be expressed in the time domain as

z|2| when %2 € Z
g = o8] when
0 else.

In the z-domain,

Y(z) = Yyl = N a[2]a = Y alke M = X (1),

n: 3 €Z k
and substituting z = e/* for the DTFT,
Y() = X(J¥0). (1)

As shown below, upsampling compresses the DTFT by a factor of L along the w axis.
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e Downsampling: The operation of “downsampling” by factor M € N describes the process

of keeping every M'" sample and discarding the rest. This is denoted by “| M” in block
diagrams, as below.

2fm] ——=| | M | y[n]

Formally, downsampling can be written as
yln] = x[nM].

In the z domain,

1 when m is a
= multiple of M
0

Y (/) = i X (ejWTm). (2)

As shown below, downsampling expands each 27-periodic repetition of X (e/*) by a factor
of M along the w axis, and reduces the gain by a factor of M. If x[m] is not bandlimited
to /M, aliasing may result from spectral overlap.

Note: When performing a frequency-domain analysis of systems with up/downsamplers,
it is strongly recommended to carry out the analysis in the z-domain until the last step,
as done above. Working directly in the e/“-domain can easily lead to errors.
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e Interpolation: Interpolation is the process of upsampling and filtering a signal to increase
its effective sampling rate. To be more specific, say that x[m] is an (unaliased) T-sampled
version of z.(t) and v[n] is an L-upsampled version of xz[m]. If we filter v[n] with an
ideal 7/L-bandwidth lowpass filter (with DC gain L) to obtain y[n], then y[n] will be a
T/ L-sampled version of z.(t). This process is illustrated below.

DC gain L
2[m] 1L vln] [\ pr 2l o yn]

We justify our claims about interpolation using frequency-domain arguments. From the
sampling theorem, we know that T-sampling z.(t) to create x[n] yields

Xy = ZX ( (w—27rk‘)>

After upsampling by factor L, (1) implies

v = 2 () - 2T (57

Lowpass filtering with cutoff 7 and gain L yields

e = 1 2 5 (i) - 1o (en)

since spectral copies with indices other than k = IL (for | € Z) are removed. Clearly,
this process yields a T'/L-sampled version of z.(t). The figure below illustrates these
frequency-domain arguments for L = 2.
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DC gain 2

zm] — 12 ol ~ LPF I |~ y[n]
| X (e7)] V()] Y (e?)]
VO 0RE AR

e Application of Interpolation—OQOversampling in CD Players:

The digital audio signal on a CD is a 44.1 kHz sampled representation of a continuous
signal with bandwidth 20 kHz. With a standard ZOH-DAC, the analog reconstruction
filter would have passband edge at 20 kHz and stopband edge at 24.1 kHz. (See the figure
below.) With such a narrow transition band, this would be a difficult (and expensive)
filter to build.

| X (e79)] | X (5] |H-(59)]
1 N 241k |
| N e Voa
1 1 1 271’ 1 1
0 p or ~ 0 20k 44.1k 0 20k  44.1k

If digital interpolation is used prior to reconstruction, the effective sampling rate can be
increased and the reconstruction filter’s transition band can be made much wider, resulting
in a much simpler (and cheaper) analog filter. The figure below illustrates the case of
interpolation by 4. The reconstruction filter has passband edge at 20 kHz and stopband
edge at 156.4 kHz, resulting in a much wider transition band and therefore an easier filter

design.
| X ()] | X.(59)] |H(59)]
| | 20k 1156.4k Ak
| /NN 2 N
0 ™ o Y0 176.4k 0 176.4k

e Decimation: Decimation is the processing of filtering and downsampling a signal to de-
crease its effective sampling rate, as illustrated below. The filtering is employed to prevent
aliasing that might otherwise result from downsampling.

DC gain 1
efm] ——PF g LTy

To be more specific, say that
ze(t) = @i(t) + o(t),

where z;(t) is a lowpass component bandlimited to 5=~ Hz and z,(t) is a bandpass com-

ponent with energy between ﬁ and % Hz. If sampling z.(t) with interval T yields an
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unaliased discrete representation x[m], then decimating z[m| by factor M will yield y[n],
an unaliased MT-sampled representation of lowpass component z;(t).

We offer the following justification of the previously described decimation procedure. From

the sampling theorem, we have

- 2 (i(*

e]“’

27rk>>

ZXb ( (w - 27rk:>>

The bandpass component X;(j€2) is then removed by 7/M-lowpass filtering, giving

Vie) TZXl< <w—27rl<;>>

Finally, downsampling yields

Y ()

52 —aeky
T
w —2m(

which is clearly a MT-sampled version of x;(t). A frequency-domain illustration for M = 2

appears below.

DC gain 1
2[m] —~| LPF 1 olm! - 12 = yn]
| X (7)) V()] Y 6‘7”)!
AL AL Arhr

e Resampling with Rational Factor: Interpolation by L and decimation by M can be com-

bined to change the effective sampling rate of a signal by the rational factor
“sample-rate conversion”.

process is called “resampling” or

L

77- This
Rather than cascading an

anti-imaging filter for interpolation with an anti-aliasing filter for decimation, we imple-
ment one filter with the minimum of the two cutoffs (7, ;) and the multiplication of the
two DC gains (L and 1), as illustrated below.

DC gain L

'

1L

LPF min{7, {7

M
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e Digital Filter Design for Interpolation and Decimation: First we treat filter design for in-
terpolation. Consider an input signal z[n] that is wp-bandlimited in the DTFT domain.
If we upsample by factor L to get v[m], the desired portion of V(e/“) is the spectrum in
[—%, %), while the undesired portion is the remainder of [—7, 7). Noting from the figure
below that V' (e’¥) has zero energy in the regions

2km +wo 2(k+1)m — wo
kel
L ) L ) G

the anti-imaging filter can be designed with transition bands in these regions (rather
than passbands or stopbands). For a given number of taps, the additional degrees of
freedom offered by these transition bands allows for better responses in the passbands
and stopbands. The resulting filter design specifications are shown in the bottom subplot
below.

| X (e7))]

desired desired

0. wo/ T \27T—w0 2m
[V (e?)]

0 wo / % \ 27 —wo 2% 2m+wo / 3T7r \ dr—wo 4% 4m4wo / 5% \ 6m—wo
L L L L L L

Next we treat filter design for decimation. Say that the desired spectral component of the
input signal is bandlimited to 3% < 1; and we have decided to downsample by M. The
goal is to minimally distort the input spectrum over [—%, “’—Ag), i.e., the post-decimation
spectrum over [—wp,wp). Thus, we must not allow any aliased signals to enter [—wy,wp).
To allow for extra degrees of freedom in the filter design, we do allow aliasing to enter the
post-decimation spectrum outside of [—wg,wy) within [—7, 7). Since the input spectral

regions which alias outside of [—wp,wp) are given by

2km +wo 2(k+1)m — wo
keZ
M M » K€

(as shown in the figure below), we can treat these regions as transition bands in the filter
design. The resulting filter design specifications are illustrated in the middle subplot below.
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| X (e7))]

desired

desired desired

0 WO/ T \27T—WO27T

We now consider the effect of the passband and stopband ripples in H(e/*). If we assume
that |X(e/*)| = 1, as in the figure above, then, in the worst case, a height-&, ripple
from each of the M — 1 stopbands could alias onto a height-d, ripple from the passband.
Remembering that decimation results in an amplitude reduction of %, this yields a worst-
case post-decimation ripple of

1

M(ép + (M —1)4).
Thus, it might be advantageous to choose 65 < 0, when M is large. When 6, = d, = 0,
however, the post-decimation ripple reduces to 9.

e The Noble Identities: The Noble identities (illustrated in the two block diagrams below)
describe when it is possible to reverse the order of upsampling/downsampling and filtering.
We prove the Noble identities showing the equivalence of each pair of block diagrams.

The Noble identity for interpolation can be depicted as follows:

vy [m] va[n]

z[n] —= 1L H(z")|=ylm] < =[] —~ H(2) TL —= y[m]

For the left side of the preceding diagram, we have

Y(z) = H(EHVI(2) where Vj(z) = X(z1)
= H(HX(h)

while for the right side,

Y(z) = Va(zh) where Va(z) = H(2)X(2)
H(zM)X (21

Thus we have established the Noble identity for interpolation.
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The Noble identity for decimation can be depicted as follows:

x[n] M

vi[m] va[n]

H(z) -=ylm] < z[n]—=H(M) M y[m]

For the left side of the preceding diagram, we have

Y(2) = H(z)Vi(z

H 1(2)
1 M-1
H(Z)MkZ_OX( ?\/T;kZM)

while for the right side,

Y (2)

T

I
Sis
N\g

T@(e‘j%kz%) where Va(z) = X (2)H(zM)

T

X (e 95k ) H (eI 3T ME 107)

S
i

= o

M-

H

= Xe 3M 21\/1

k=0

Thus we have established the Noble identity for decimation. Note that the impulse response
of H(z") is the L-upsampled impulse response of H(z).

e Polyphase Interpolation: Recall the standard interpolation procedure illustrated below.

zn] —= 1L —— H(z) —y[m]

Note that this procedure is computationally inefficient because the lowpass filter operates
on a sequence that is mostly composed of zeros. Through the use of the Noble identities,
it is possible to rearrange the preceding block diagram so that operations on zero-valued
samples are avoided.

In order to apply the Noble identity for interpolation, we must transform H(z) into its
upsampled polyphase components Hp(zL), p=0,...,L—1.

H(z)

(©P. Schniter, 2002
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Above, |-| denotes the floor operator and (-)3; the modulo-M operator. Note that the pt*
polyphase filter hp[k] is constructed by downsampling the “master filter” hln] at offset p.
Using the upsampled polyphase components, the preceding block diagram can be redrawn

as below.
2ln] — 1L Ho(z") @ y[m]
,—1
= Hy (D) 4@
51
51
L HL—I(ZL) L T

Applying the Noble identity for interpolation to the figure above yields the figure below.
The ladder of upsamplers and delays on the right below accomplishes a form of parallel-
to-serial conversion.

z[n] Ho(2) 1L (4 )= y[m]

- Hi(2) 1L —(+)

—= Hp 1(2) TL ‘

e Polyphase Decimation: Recall the standard decimation method illustrated below.

a[n] — H(z) —= M —y[m]

Note that this procedure is computationally inefficient because it discards the majority
of the computed filter outputs. Through the use of the Noble identities, it is possible to
rearrange the block diagram above so that filter outputs are not discarded.

In order to apply the Noble identity for decimation, we must transform H(z) into its
upsampled polyphase components H,(zM),p = 0,..., M — 1, defined previously in the
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context of polyphase interpolation.

H(z) = Z hin]z="

M-1
= Z Z hlkM + plz=*M=P  via k.= li7), pi=(n)m
k p=0

M-1
= Z (Z hp[k:]z—kM> 2P via  hylk] := h[kM +p]
p=0 k

M—
- Hy(2M)277

p=0

—_

Using these upsampled polyphase components, the preceding block diagram can be re-
drawn as below.

x[n] Ho(ZM) @ M y[m]
L1
Hl(ZM)
Sl
L1

L HM—l(ZM)

Applying the Noble identity for decimation to the figure above yields the figure below.
The ladder of delays and downsamplers on the left below accomplishes a form of serial-to-
parallel conversion.

x[n] M Ho(z) —(+)—=y[m]
o1
M Hy(2)
,—1
51

| M Hyr-1(z)
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e Computational Savings of Polyphase Interpolation/Decimation: Assume that we design
FIR LPF H(z) with N taps, requiring N multiplies per output. For standard decimation
by factor M, we have N multiplies per intermediate sample and M intermediate samples
per output, giving N M multiplies per output.

For polyphase decimation, we have % multiplies per branch and M branches, giving a

total of NV multiplies per output. The assumption of % multiplies per branch follows from
the fact that h[n] is downsampled by M to create each polyphase filter. Thus, we conclude
that the standard implementation requires M times as many operations as its polyphase
counterpart. (For decimation we count multiplies per output, rather than per input, to
avoid confusion, since only every M input produces an output.)

From this result, it appears that the the number of multiplications required by polyphase
decimation is independent of the decimation rate M. However, it should be remembered
that the length N of the {;-lowpass FIR filter H(z) will typically be proportional to M.
This is suggested by, e.g., the Kaiser FIR-length approximation formula

—10 10g10(5p(58) —13

N~ 2.324Aw

where Aw is the transition bandwidth in radians, and J, and J, are the passband and
stopband ripple levels. Recall that, to preserve a fixed signal bandwidth, the transition
bandwidth Aw will be linearly proportional to the cutoff =, so that N will be linearly
proportional to M. In summary, polyphase decimation by factor M requires N multiplies
per output, where N is the filter length, and where N is linearly proportional to M.

Using similar arguments for polyphase interpolation, we could find essentially the same
result. Polyphase interpolation by factor L requires N multiplies per input, where N is
the filter length, and where N is linearly proportional to the interpolation factor L. (For
interpolation we count multiplies per input, rather than per output, to avoid confusion,
since M outputs are generated in parallel.)

e A Group-Delay Interpretation of Polyphase Filters: Previously, polyphase interpolation
and decimation were derived from the Noble identities and motivated for reasons of com-
putational efficiency. Here we present a different interpretation of the (ideal) polyphase
filter.

T

7, and constant group

Assume that H(z) is an ideal lowpass filter with gain L, cutoff

delay of d:
—jdw T
H(e™) = {Le T oweltg
0 we[-7

Recall that the polyphase filters are defined as
hplk] = hlkL+p] for p=0,...,L—1.

In other words, hy[k] is an advanced (by p samples) and downsampled (by factor L) version
of h[n].

v[n]
hln] 2P LL hp K]
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The DTFT of the p* polyphase filter impulse response is then

L—1
1 2
Hy(z) = T V(e‘y%lz%) where V(z) = H(z)z
=0
=
= — Ze_j%lpz%H(e_j%lzf)
L =0
1 L= 27l 27l
Hye) = 1 3 E I H(@)
=0
1 .o -
= Ee]pr(e]L) for |w| <7

cd—
= 7TV for |w|<m
Thus, the ideal p** polyphase filter has a constant magnitude response of one and a constant
group delay of d%p samples. The implication is that if the input to the p** polyphase filter
is the unaliased T-sampled representation xz[n] = z.(nT), then the output of the filter
would be the unaliased T-sampled representation yp[n] = z.((n— %)T ).

P z(nT)

a Hy(2) |+ ao((n—452)T)

x(t)

The block diagram below shows the role of polyphase interpolation filters assuming zero-
delay (i.e., d = 0) processing for simplicity. Essentially, the p'" filter interpolates the
waveform Z-way between consecutive input samples. The L polyphase outputs are then
interleaved to create the output stream. Assuming that z.(¢) is bandlimited to % Hz,
perfect polyphase filtering yields a perfectly interpolated output. In practice, we use causal
FIR approximations of the polyphase filters hy[k] (which correspond to some causal FIR
approximation of the master filter h[n)).

ZTe(M HIARRL A
ze(t) Z;: D1 Ho(z) (n+ 2)T) 1L @ ze(2T)

1

(e Lol [y @

L1
Hia(2) ze((n+LE4)T) " |
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e Polyphase Resampling with a Rational Factor: Recall that resampling by rational rate ﬁ
can be accomplished through the following three-stage process.

DC gain L

'

— 1L LPF min{Z, & - M|

If we implemented the upsampler/LPF pair with a polyphase filterbank, we would still
waste computations due to eventual downsampling by M. Alternatively, if we implemented
the LPF /downsampler pair with a polyphase filterbank, we would waste computations by
feeding it the (mostly-zeros) upsampler output. Thus, we need to examine this problem
in more detail.

Assume for the moment that we implemented the upsampler/LPF pair with a polyphase
filterbank, giving the architecture below.

ln) w0 ey
| 1]
Z—l
v |m ‘
Hi(z) 1l 1L —=(+)
\
L1
L1
(o) L \

Keeping the “parallel-to-serial” interpretation of the upsampler/delay ladder in mind, the
input sequence to the decimator ¢[l] has the form

ey Uo[O],Ul[O],UQ[O],. .. ,’L)L_l[O],
Uo[l],vl[l],vg[l], e ,’L)L_l[l],
U0[2],U1[2],U2[2],. .. ,’L)L_1[2],. ..

leading to the observation that

dl] = op,ll£]]
ylm] = ¢[mM]
- v("“”)LH%H
= > hpmany K] 2 [T~
k

Thus, to calculate the resampled output at output index m, we should calculate only the
output of branch number (mM);, at input time index [™M | No other branch outputs
are calculated, so that no computations are wasted. The resulting structure is depicted

below.
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o] —=  wp] — Hpo(2) = —=ylm]

at output index m use:
branch p,, = (mM)r,
input index n,, = L%J

An equally-efficient structure could be obtained if we implemented the LPF /downsampler
using an M-branch polyphase decimator which was fed with the proper sequence of input
samples. However, this structure is not as elegant: rather than computing the output of one
particular polyphase branch per output sample, we would need to add all branch outputs,
but where each branch output was calculated using a particular subset of polyphase taps.

e Computational Savings of Polyphase Resampling: Recall the standard (non-polyphase)
resampler below.

'

— TL LPF min{%,%} - M

For simplicity, assume that L > M. Since the length of an FIR filter is inversely propor-
tional to the transition bandwidth (recalling Kaiser’s formula), and the transition band-
width is directly proportional to the cutoff frequency, we model the lowpass filter length
as N = RL, where R is a constant that determines the filter’s (and thus the resampler’s)
performance (independent of L and M). To compute one output point, we require M filter
outputs, each requiring N = RL multiplies, giving a total of M RL multiplies per output.

In the polyphase implementation, calculation of one output point requires the computation
of only one polyphase filter output. With N = RL master filter taps and L branches, the
polyphase filter length is R, so that only R multiplies are required per output. Thus, the
polyphase implementation saves a factor of LM multiplies over the standard implementa-
tion!

e Example: CD to DAT rate conversion: Digital audio signals stored on compact digital
discs (CDs) are sampled at 44.1 kHz, while those stored on digital audio tapes (DATSs) are
sampled at 48 kHz. Conversion from CD to DAT requires a rate change of

L __ 48000 _ 160

M — 44100 — 147

Assuming that the audio signal is bandlimited to 20 kHz, we design our master lowpass
filter with transition bands

[(2%%)%,(2@“)—%)%), ke

Keeping the passband and stopband ripple levels below —96 dB requires a filter with a
length N = 10000, implying that the standard polyphase resampler will require about
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NM = 1.5 million multiplications per output, or 70 billion multiplications per second!
If the equivalent polyphase implementation is used instead, we require only N/L =~ 62
multiplies per output, or 3 million multiplications per second.

e Polyphase Resampling with Arbitrary (Non-Rational or Time-Varying) Rate: Though we

have derived a computationally efficient polyphase resampler for rational factors ) = %,

the structure will not be practical to implement for large L, such as might occur when
the desired resampling factor @) is not well approximated by a ratio of two small integers.
Furthermore, we may encounter applications in which @ is chosen on-the-fly, so that
the number L of polyphase branches cannot be chosen a priori. Fortunately, a slight
modification of our existing structure will allow us to handle both of these cases.

Say that our goal is to produce the %—rate samples azc(m%) given the %-rate samples

x(nT), where we assume that z.(t) is bandlimited to % and @) can be any positive real
number. Consider, for a moment, the outputs of polyphase filters in an ideal zero-delay
L-branch polyphase interpolation bank (as in the block diagram below).

2o(t) 7; x(nT) mc((n+%)T) N

Ho(z) TL \? zo(2T)
51
ze((n+1)T) |
Hi(2) 1L @
Z_l
ze((n+E24T) -
Hp_1(z2) L 1L ‘

We know that, at time index n, the p! and (p41)™ filter outputs equal
xc((n + %)T) and xc((n + ’%)T)

respectively. Because the highest frequency in x.(t) is limited to %, the waveform cannot
not change abruptly, and therefore cannot change significantly over a very small time
interval. In fact, when L is large, the waveform is nearly linear in the time interval
between t = (n + #)T and t = (n + ’%)T, so that, for any « € [0, 1),

azc<(n—|—p+T°‘)T> - xc<(1—a)(n+%)T+a(n+%1)T)
R~ (1—a)xc<(n+%)T>+amc<(n+p—JLrl)T>

This suggests that we can closely approximate z.(t) at any ¢ € R by linearly interpolating
adjacent-branch outputs of a polyphase filterbank with a large-enough L. The details are
worked out below.

Assume an ideal L-branch polyphase filterbank with d-delay master filter and T-sampled
input, giving access to xc((n + ’%l)T)) forn € Z and p € 0...L—1. By linearly in-
terpolating branch outputs p and p+1 at time n, we are able to closely approximate
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ze((n+ W)T)) for any o € [0,1). We would like to approximate y[m] = xc(m% —di)
in this manner—note the inclusion of the master filter delay. So, for a particular m, Q, d,
and L, we would like to find n € Z, p € 0...L—1, and « € [0,1) such that

p—d+« T T
mL
nL+p+a = —
P Q
m
= — | L
5)
- (3l-(3))-
1

h | I
_|_
\/,_.\/

7 N N
h
+ o+
— /\

Q|3 @IS@

S

g
|
|

€0...L-1 €]0,1)

Thus, we have found suitable n, p, and «. Making clear the dependence on output time
index m, we write
- {

|
- - 1(3)
)

and generate output y[m| ~ xc(m% - d%) via

ylm] = (L=am) Y by, [k elnm—k] + am Y hy, k] €[, —k]
k k

3

The arbitrary rate polyphase resampling structure is summarized in the diagram below.

Hyo () |+ 1-am
oln] —= x[nmJ{ j(% = ylm]
| Hy, +1(2)~ am

at output index m, use
branch p,, = ()1 L]
input index ny, = | ]

mL

weight oy, = (“57)1.
[
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Note that our structure refers to polyphase filters Hp,  (z) and Hp,,+1(z) for p,, € 0... L—1.
This specifies the standard polyphase bank {Hy(z), ..., Hr—1(z)} plus the additional filter
Hp(z). Ideally the pt* filter has group delay %, so that Hp(z) should advance the input
one full sample relative to Hy(z), i.e., Hp(z) = zHp(z). There are a number of ways to
design/implement the additional filter.

1. Design a master filter of length LR + 1 (where R is the polyphase filter length), and
then construct
hplk] = h[kL +p] for pe0...L.

Note that hp[k] = holk + 1] for 0 <k < R — 2.

2. Set Hp(z) = Hp(z) and advance the input stream to the last filter by one sample
(relative to the other filters).

In certain applications the rate of resampling needs to be adjusted on-the-fly. The arbitrary
rate resampler easily facilitates this requirement by replacing @@ with @),,, in the definitions
for nuy, Pm, and .

Polyphase filter design follows either an indirect approach, where a master filter with DC
gain L and cutoff frequency min{7T, %} is designed and later split into polyphase filters,
or a direct approach, where each filter is independantly designed to approximate an ideal
fractional-delay filter. For the direct approach, we require that @ > 1 (or Q ~ 1) since
the otherwise the filterbank would not perform the necessary anti-aliasing function.

Finally, it should be emphasized that L, the number of branches, must be chosen large
enough so that the errors due to linear interpolation are negligible. (As such, it is not
a function of @).) If we instead use a more sophisticated interpolation method, e.g., La-
grange interpolation involving more than two branch outputs, then fewer polyphase filters
would be necessary for the same overall performance, reducing the storage requirements
for polyphase filter taps. On the other hand, combining the outputs of more branches
requires more computations per output point. In the end, we have a tradeoff between
storage and computation.

e Multi-stage Interpolation: In the single-stage interpolation structure illustrated below, the
required impulse response of H(z) can be very long for large L.

z[n] — 1L = H(z) —=y[m]

Significant computational savings may result from breaking the interpolation into multiple
stages. In two-stage interpolation (illustrated below), we choose interpolation factors L;
and Ly such that L1 Ly = L and the filter pair {G(z), F'(z)} so that the overall performance
meets some ripple specifications.

vll] ull] w[m]
x[n] — 1L ~ G(2) ~ 1 Lo =~ F(z) — y[m]

Below we describe a general approach to the design of two-stage interpolators. Multi-stage
interpolators with more than two stages can be designed using similar principles.

P. Schniter, 2002 17
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Consider the role of G(z) to be the suppression of unwanted spectral images caused by
Li-upsampling. Assuming that G(z) is designed correctly, F(z) needs only to suppress the
images caused by the Lo-upsampling. Assuming an input signal bandlimited to wg, design
of G(z) proceeds in accordance with the figure below. Note that this is a straightforward
filter design for interpolation factor Lj.

X (e7))]
desired desired
: w
O. wo / T \ 21 —wy 2m
[V (e?)]
i) B | | | | T
: o 3 e B w
0 wo / i \ 2r—wq T, 27+wo / I \4ﬂ—wo T, 4mtwo / 1 \677—w0

|G (e7)]

0 ﬂ/ Lll \271';0,10 2_7I 27r+w0/ %_7; \47r—w0 4_7; 4W£-wg/ 2_7; \67rL—wg

For design of F'(z), consider that u[l] has been upsampled by factor Ly to produce w[m];
we want to filter out the unwanted spectral images in w[m]. The design procedure for F(z)
is very similar to the design procedure for G(z) except that the upsampler input (u[l]) now
has bandwidth Lo%2 = %2, This procedure is illustrated in the next figure, were we used

T — Iy
the fact that L = LiLo.
U ()]
desired desired
: w
0 A z_(lJ / ™ \ U — z_(i 27
(W (e?)|
desred | | | | | T .
| | | | | w
2 3 4 5
0 % / LL2 \ 27TL2—L1J0 L_Z 27rL}J+w0 / _7; \ 47rL27w0 L_Z 47rLi+w0 / L_Z \ 67 L1 —wo

o 2 3T 4 57
0 % / Lo \ 2mLy—wq T 27L1+wo / Ly \ 4nLy —wq T5 47Li+wo / Lo \ 6mLy —wg
L L L L L
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We now address the ripple specifications on F(z) and G(z) relative to those on H(z).
Because ripple from the passbands of G(z) and F(z) could add constructively, we set the
passband ripple requirements for each filter equal to half of the total allowable passband
ripple §,, i.e., that of H(z). It is sufficient to set the stopband ripple requirements for each
filter equal to the total allowable stopband ripple ds, i.e., that of H(z), if we assume that
the none of the transition-band gains exceed the passband gain.

In multi-stage interpolation, it is common to choose a small value for L (e.g., L1 = 2).
This choice will become more clear later, when we consider the computational savings of
multi-stage interpolation.

e Example of Multi-stage Interpolation: Let us first examine the computational savings of
multi-stage interpolation through a simple example. Say that we have input signal with
bandwidth wy = 0.97 radians, and that we require an interpolation factor L = 30 with
maximum passband ripple d,, = 0.002 and stopband ripple d5 = 0.001.

With the one-stage interpolator below,

[n] ——= 130 ——— H(z) —=y[m]

Kaiser’s formula approximates the required FIR filter length to be

—10 loglo (6p53) —13

Ny ~
h 2.3Aw

~ 900,

where we have chosen Aw = % as the width of the first transition band (i.e., ignoring
the other transition bands for this rough approximation). Thus, a polyphase implementa-
tion of this one-stage interpolator would cost about 900 multiplies per input sample.

With the two-stage interpolator below,

z[n] 12 G(2) 115 F(z) —ylm]

the transition band in G(z) has center w = § and width @ = 0.17 rad. Likewise, the
transition bands in F'(z) have width % = %77 rad. Plugging these specifications into

the Kaiser length approximation, we obtain
Ny =~ 64 and Ny =~ 88.

Already we see that it will be computationally easier to design two filters of lengths 64 and
88 than it would be to design one length-900 filter. Note that the filter-length reductions
of this structure result from the fact that the transition bands in both F(z) and G(z) are
much wider than the transition band in H(z).

The computational savings also carry over to the operation of the two-stage structure.
Using a cascade of two single-stage polyphase interpolators to implement the two-stage
scheme, we find that the first interpolator would require N, ~ 64 multiplies per input
point x[n], while the second would require Ny ~ 88 multiplies per output of G(z). Since
G(z) outputs two points per input x[n], the two-stage structure would require a total of

~ 64+ 2- 88 = 240
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multiplies per input z[n].

Clearly this is a significant savings over the 900 multiplies

required by the one-stage polyphase structure. Note that it was advantageous to choose
the first upsampling ratio (L1) as a small number, else the second stage of interpolation
would need to operate at higher rate and the total number of multiplications per input

point z[n] would increase.

e Computational Savings of Multistage Interpolation: Let us now ask the general question:

How much computation does a two-stage interpolator require relative to a one-stage in-
terpolator as a function of input signal bandwidth wq, overall interpolation factor L, and
first-stage interpolation factor L7 Answering this question would tell us exactly how to
pick the two-stage factors {L1, Ly} and when to use a single stage instead.

For the two structures below (where L = LqLs),

1L

z[n] ——

~ H(z)

1Ly

z[n]

G(2)

recall the first-transition-band specifications:

filter ‘ band center ‘ band width A

H(Z) % 27r—LZwo
G(Z) Lll 27r212w0
F(Z) LL2 27rL1L—2w0

Also recall that the passband ripple for G and F' must be half that of H, say d,, while
the stopband ripple is the same as that for H, say d,;. Kaiser’s formula approximates the

required lengths of H, G and F to be

N ~ —10 10g10(585p) —13 _ /8 I
h 2.3A), 2.3(21 — 2w)
N —10 10g10(585p/2) —13 _ ﬁ +3 Ll
g 2.34, 2.3(2m — 2wp)
N —10 10g10(585p/2) — 13 o /3 + 3
f 230, 2.3(2mLy — 2wy)

using 3 := —101log((0s0,) — 13 for brevity. Assuming a polyphase implementation of each
interpolation stage, the one-stage structure would require N multiplies per input point,
while the two-stage structure would require Ny + L1 Ny multiplies per input point. This

yields the ratio

R2(w07L7Llaﬁ) =

(©P. Schniter, 2002

two-stage mults per input

one-stage mults per input

5+3 B+3
2.3(27r—2w0)L1 + 2.3(27rL1—2w0)LL1

B
2.3(2m—2wp) L
™ — Wo

B+3
=" — L
+7TL1—W0 !

1
ﬂ(f
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Below we plot Rz_l(wo,L,Ll,ﬂ) as a function of wy for L = 30, § = 44 (from 6, =
0.002 and &, = 0.001), and different choices of L;. (Note: Ry’ > 1 favors a two-stage
implementation.) Note that the choice L1 = 2 is optimal for high-bandwidth signals, while
the choice L; = 3 is slightly better for low-bandwidth signals. If we were forced to choose
a single value, we would be safe with L; = 2. For all wy tested, the two-stage structure
has lower implementation complexity than the one-stage structure.

two-stage versus one-stage interpolation
11 T T

o Multi-stage Decimation: In the single-stage decimation structure illustrated below, the
required impulse response of H(z) can be very long for large M.

z[n] —— H(z) M y[m]

Significant computational savings may result from breaking the decimation into multiple
stages. In two-stage decimation (illustrated below), we choose decimation factors M; and
My such that MMy = M and the filter pair {F'(z), G(z)} so that the overall performance
meets some ripple specifications.

wn] ull] v[l]
z[n] —= F(2) LM,y G(2) | My y[m]

Below we describe a general approach to the design of two-stage decimators for the case
where the input signal has equal energy at all frequencies, and where we intend that
the input signal components at w € [~9%, %) are to be preserved through decimation
(manifesting at w € [—wp,wp) in the decimated output signal). This approach can be

easily extended to design multi-stage decimators with more than two stages.

Consider that F(z) is an anti-aliasing filter for M;-downsampling of the full-bandwidth
signal z[n|. Assuming that F'(z) has been designed properly, G(z) then functions as an
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anti-aliasing filter for Mj-downsampling of the full-bandwidth signal w[l]. Hence, the
multi-stage design problem can be decoupled into two single-stage design problems.

Assuming that we want to preserve the input signal components in w € [—3%, 57), design of

F(z) proceeds in accordance with the following figure. Note that this is a straightforward
filter design for decimation factor Mj.

| X (e7)]

desired

T 3 %
O wq / My \QTrl\lszo 27 Mo +wq / ]\/_[1 \ ArMgo—wg 4mMo+wq M \ 67 Mo —wq
. M M M M M M
U (e?)]
desired 1 desired
: w

The objective of G(z) is to anti-alias filter the signal u[l]. The design procedure for G(z)
is identical to the design procedure for F(z) except that the input signal (u[l]) now has
bandwidth ]“V’—I‘; As illustrated in the following figure, this is a straightforward filter design
for decimation factor Ms.

U ()]
desired
l l l l l w
T 2 3 4 5
0' % / ]\ZQ \ 2W1L;;0 _7; _7; WT; _7;

O %/ Mo \ QTF;WO E 2n+wg / m \ 47 —wq m 4m4+wq VZ \ 6T —wq
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We now address the ripple specifications on F(z) and G(z). Recall that, after the first
decimation stage, the input signal components at frequency w € [—“’—A/O[, 57) will be corrupted
by worst-case ripples of .

M,y
where 07, and dy , denote the passband and stopband ripples of F'(z). Since this spectral
region will occupy the passband of G(z), the first-stage output ripples will, in the worst
case, (approximately) add to the passband ripples of G(z). If we assume that the signal
components within the stopband of G(z) have equal energy as the signal components in the
passband, then after two stages of decimation, the input signal components at frequencies
w € [—5%,5%) will be corrupted by worst-case ripples of

(5f,p + (M1 - 1)5f75),

o dfs + 0 My —1)d, 5
ﬂ+f, g,p_l_(2 )g,

1 1
( (5f,p + (M — 1)5f,5) +dg.p + (M, — 1)5g,s> R~y % o, o, ,

My \ My
where the approximation holds when M; > 1, and where d, ), and ¢, ; denote the passband
and stopband ripples of G(z). The previous expression suggests that the ripples in G(z)
have a greater effect than those in F'(z), and that stopband ripples have a greater effect
than passband ripples.

In multi-stage decimation, it is common to choose a small value for My (e.g., My = 2)
since, by putting the bulk of the decimation in the first stage, the second stage can operate
at a very low rate. As with the case of interpolation, one could analyze the computational
savings precisely for various choices of Ms.
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